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The ecological health of karst groundwater has been of global concern due

to increasing anthropogenic activities. Bacteria comprising a few abundant taxa

(AT) and plentiful rare taxa (RT) play essential roles in maintaining ecosystem

stability, yet limited information is known about their ecological di�erentiation

and assembly processes in karst groundwater. Based on a metabarcoding analysis

of 64 groundwater samples from typical karst regions in southwest China, we

revealed the environmental drivers, ecological roles, and assembly mechanisms of

abundant and rare bacterial communities. We found a relatively high abundance

of potential functional groups associated with parasites and pathogens in karst

groundwater, which might be linked to the frequent regional anthropogenic

activities. Our study confirmed that AT was dominated by Proteobacteria and

Campilobacterota, while Patescibacteria and Chloroflexi flourished more in the

RT subcommunity. The node-level topological features of the co-occurrence

network indicated that AT might share similar niches and play more important

roles in maintaining bacterial community stability. RT in karst groundwater

was less environmentally constrained and showed a wider environmental

threshold response to various environmental factors than AT. Deterministic

processes, especially homogeneous selection, tended to bemore important in the

community assembly of AT, whereas the community assembly of RT was mainly

controlled by stochastic processes. This study expanded our knowledge of the

karst groundwater microbiome and was of great significance to the assessment of

ecological stability and drinking water safety in karst regions.

KEYWORDS

bacterial community, abundant and rare taxa, karst groundwater, assembly processes,

environmental thresholds

1. Introduction

Karst landforms are broadly distributed in the world and represent 7–12% of the
Earth’s continental area (Zhang et al., 2018). More than 25% of the global population relies
on karst groundwater for domestic drinking and irrigation purposes (Hartmann et al.,
2014). Karst aquifers are characterized by unique features such as large voids, high flow
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velocities, and rapid infiltrations due to strong dissolution
processes (White, 2002), leading to their high ecological sensitivity
in response to climate changes and human activities (Ollivier
et al., 2019; Olarinoye et al., 2020). Varieties of anthropogenic
contaminants, such as pharmaceuticals, flame retardants,
microplastics, and antibiotics (Reberski et al., 2022), have been
widely detected in karstic aquifers. Due to the increasing pressure
from these environmental issues, the ecological health and drinking
water sustainability of karst groundwater has become a global
concern (Tang et al., 2022).

Diversified microbes that colonize aquifers constitute the sole
ecological community in groundwater ecosystems (Whitman et al.,
1998; Magnabosco et al., 2018) and pivotally participate in multiple
biogeochemical processes (e.g., carbon, nitrogen, sulfur, and
phosphorus; Probst et al., 2018; Wang S. et al., 2019; Wang Y. et al.,
2019). Bacterial communities are normally uneven in abundance
and distribution, with a few species with high abundance (abundant
taxa) and the majority with low abundance (rare taxa; Pedros-Alio,
2012; He et al., 2022; Zhao et al., 2022). Rare taxa, considered a
crucial microbial “seed bank,” are ecological insurance formicrobial
diversity and community stability and provide disproportionately
important functions (Shade et al., 2014; Liu et al., 2015a; Jiao
and Lu, 2020). Generally, dominant taxa tend to exhibit strong
environmental adaptation, but rare taxa would become dominant
under suitable environmental conditions (Reddin et al., 2015; Kurm
et al., 2019). The variety of “rare-to-prevalent” dynamics could be
explained by the priority effects, awakening from dormancy, and
heterogeneity of environmental preference (Lee et al., 2021; Zhang
et al., 2022). Previous studies have documented the distinct spatial
patterns and functional traits of abundant and rare bacteria in
surface water such as rivers (Yi et al., 2022), lakes (Zhang et al.,
2022), and oceans (Li et al., 2021). However, the biogeographic
patterns and assembly mechanisms of abundant and rare bacterial
subcommunities in groundwater remained unclear.

Rapid advances in sequencing and multi-omics technologies
have made it possible to identify biogeographic patterns of
bacterial diversity and structure at large scales, promoting our
understanding of the ecological and evolutionary processes in
natural ecosystems (Liu et al., 2018; Shi et al., 2018). Meta-analyses
revealed that the substantially different bacterial communities
between distinct habitats were driven by multiple environmental
factors (e.g., salinity, nutrients, and heavymetals; Power et al., 2018;
Carlson et al., 2019; Liu et al., 2020). Habitat specialization is usually
the consequence of adaptive and metabolic evolution via natural
selection (environmental filtering; Wang et al., 2013). Meanwhile,
variation in bacterial communities is also influenced by stochastic
processes (e.g., ecological drift, dispersal limitation, mass effects,
and historical contingency; Bahram et al., 2016; Fodelianakis et al.,
2017; Archer et al., 2019). To date, there is a consensus that
both deterministic (niche-based) and stochastic (neutral) processes
would simultaneously shape microbial community assembly but
disentangling the balance between these two processes is still a
complicated issue.

Southwest China harbors the largest karst landscapes in the
world and is one of the hotspots of global biodiversity (Li et al.,
2022). As the main driver of groundwater ecosystems, the bacterial
community affects the material and energy fluxes of the karst
subterranean environments. Understanding the spatial variations,

ecological drivers, and assembly processes of abundant and rare
bacteria in karst groundwater is beneficial to assess its vulnerability
and sustainable potential relevant to various human disturbances.
In this study, we collected 64 groundwater samples from a karst
area in southwest China (Figure 1A) and aimed to (a) reveal
the bacterial diversity, structures, and potential functions of karst
groundwater; (b) determine the composition and environmental
adaptability of rare and abundant bacterial taxa; and (c) elucidate
the ecological processes involved in shaping the abundant and
rare subcommunities.

2. Materials and methods

2.1. Study area description and sampling

Southwest China (97◦38′-113◦40′ E, 21◦03′-34◦57′ N) has
a subtropical/tropical humid monsoon climate with abundant
annual rainfall ranging from 1,013 to 1,607mm (Li et al., 2022). The
continuous dissolution of widely distributed carbonate and sulfate
rocks facilitates the development of stone forests and karst caves
(Liu et al., 2021), thereby leading to the formation of the largest
karst landform in the world (5.5 × 104 km2). Considering typical
topographic types, major rocky desertification zones, and potential
ecologically fragile regions, we collected 64 groundwater samples
from three provinces (i.e., Yunnan, Guizhou, and Guangxi) in
southwest China during 2016–2017. Based on groundwater types
identified by the China Geological Survey (https://geocloud.cgs.
gov.cn/), these sampling sites included karst fissure water (42),
pore-fissure water in red bed (5), bedrock fissure water (10), and
pore water in loose rock (7), classified based on National Geological
Survey (https://geocloud.cgs.gov.cn/). All groundwater samples
were first-hand data from newly constructed wells according to the
procedures of national standards (HJ/T 164-2004).

Before sample collection, groundwater was pumped out using
a submersible sampling pump at a controlled discharge below
100 ml/min. Physicochemical properties (i.e., pH, conductivity,
and oxidation–reduction values) of outflowing groundwater
were measured with a portable tester for 15min until three
consecutive measurements were consistent (standard deviation <

5%). Following this purge, more than 3,000 L of groundwater
were formally extracted and filtered by 0.01µm hollow fiber
membranes (Toray, Japan) to enrich microbial cells. All filtered
membranes were immediately transported with dry ice to the
designated laboratories. Then, the substances on the membranes
were further extracted by ultrasonication, filtered by 0.22µm
polycarbonate membranes (Millipore, USA), and stored at −80◦C
before DNA extraction.

2.2. Groundwater physicochemical analysis

The longitude and latitude of each groundwater sample
were recorded through a handheld GPS (Magellan, USA) during
sampling. Groundwater samples for physicochemical analysis were
collected in 5 L sterile bottles and transported to the laboratory
at 4◦C within 24 h. Standard methods were adopted to measure
an array of physicochemical properties. The major metals [e.g.,
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FIGURE 1

Physicochemical characteristics of karst groundwater in southwest China. (A) Map of typical karst areas showing the sampling sites in southwest

China. (B) The content of main solutes and metals in karst groundwater. (C) Gibbs diagrams showing the dominant hydrochemical processes for

karst groundwater.

calcium (Ca), sodium (Na), magnesium (Mg), and potassium (K)]
were measured by ICP-MS (Thermo Fisher Scientific, USA), while
trace metals [e.g., manganese (Mn), iron (Fe), arsenic (As), and
copper (Cu)] were determined by ICP-OES (Leeman, USA). The
water samples were collected in 5 L sterile bottles for further
analysis of total organic carbon (TOC; HJ 501–2009), ammonia
nitrogen (NH4-N; HJ 535–2009), nitrate nitrogen (NO3-N; HJ/T
346–2007), and nitrite nitrogen (NO2-N; GB 7493–87).

2.3. DNA extraction and sequencing

The genomic DNA of each groundwater sample was extracted
using the MoBio PowerSoil

R©
Kit (MoBio Laboratories, Carlsbad,

CA, USA), according to the manufacturer’s protocols. The
DNA concentration and quality of mixed duplicate extracts
were evaluated by a NanoDrop Spectrophotometer (NanoDrop
Technologies Inc., Wilmington, DE, USA). The barcoded
primer pairs 338F (ACTCCTACGGGAGG-CAGCAG) and 806R
(GGACTACHVGGGTWTCTAAT-3) were used to amplify the
bacterial 16S rRNA genes (Caporaso et al., 2011). Based on the
concentration to generate amplicon libraries, PCR products were
mixed in equal amounts and sequenced on the Illumina MiSeq
PE300 platform (Illumina, San Diego, USA) at Shanghai Majorbio
Bio-Pharm Technology Company Co., Ltd. (Shanghai, China).

2.4. Bioinformatics and statistical analyses

Bioinformatic analysis of the next-generation DNA sequencing

data was performed using QIIME on the Majorbio cloud

platform (https://cloud.majorbio.com/). Operational taxonomic

units (OTUs) were clustered with 97% identity using UPARSE
(Edgar, 2013), and chimeric sequences were removed using
UCHIME. Bacterial OTUs were assigned using the RDP classifier

(Wang et al., 2007) against the SILVA 16S rRNA database (http://
www.arb-silva.de/). Bacteria were classified into different metabolic

functional groups based on the FAPROTAX database (Louca et al.,
2016; Sansupa et al., 2021). To account for the uneven sequencing
depth among samples, the OTU table for subsequent comparative

analysis was rarefied to the same sequencing depth, according to
the minimum read count. We defined the abundant taxa as the

average relative abundance of OTUs > 0.1%, the rare taxa as
the relative abundance of < 0.01%, and the intermediate OTUs

as the relative abundance between 0.01 and 0.1% (Jiao and Lu,
2020). All the raw sequencing datasets in this study have been
deposited in the NCBI Sequence Read Archive, under accession

number PRJNA692269.
Non-metric multidimensional scaling (NMDS) was used to

visualize the dissimilarity of bacterial communities based on the

Bray–Curtis distance, and similarity analysis (ANOSIM) was

calculated to test the significance of differences in community

structures. Variance partitioning analysis (VPA) was performed
using pairwise Bray–Curtis dissimilarity to quantify the relative

contribution of environmental and geographic factors, in

addition to their combined effect on the spatial turnover of
bacterial communities. A constrained correspondence analysis
(CCA) with environmental variables was performed to interpret
community distribution. NMDS, ANOSIM, CCA, and VPA
were performed with the vegan packages in R software (https://
www.r-project.org/). Mantel tests were used to evaluate the
significance of Spearman’s rank correlations between the Bray–
Curtis dissimilarity and geographic distance matrices. The
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differences in bacterial composition were examined at p < 0.05,
with Wilcoxon rank-sum tests. To calculate the threshold values
of rare and abundant subcommunities responding to various
environmental factors, we applied threshold indicator taxa
analysis (TITAN) using the TITAN2 R package (Jiao and Lu,
2020).

Pairwise Spearman’s correlation coefficients based on the
relative abundances were calculated only between OTUs that
occurred in > 20% of samples. Then, the robust (Spearman’s
r > 0.60) and significant correlations (p < 0.01) were selected
to filter the data for reduced network complexity. The network
visualization and modular analyses were conducted with the
interactive platform Gephi (version 0.9.2), and node-level
topological features (i.e., degree, betweenness, and closeness
centrality) were characterized with the igraph package in
R software. The topological roles of nodes in the networks
were classified by the threshold values of Zi (within-module
connectivity) and Pi (among-module connectivity; Guimera and
Amaral, 2005). Node attributes can be divided into four types,
namely, module hubs (Zi > 2.5), network hubs (Zi > 2.5 and Pi
> 0.62), connectors (Pi > 0.62), and peripherals (Zi < 2.5 and Pi
< 0.62).

The neutral model of Sloan et al. was used to estimate
the potential role of neutral processes in shaping microbial
community structure by describing the relationship between the
observed frequency of occurrence and the abundance of OTUs
(Sloan et al., 2007). To quantify the relative importance of
deterministic and stochastic processes in microbial community
assembly, the normalized stochasticity ratio (NST) was estimated
using the “tNST” and “nst.boot” functions with the NST
package in R software, with 50% taken as the boundary
point between more deterministic (<50%) and more stochastic
(>50%) assemblies (Guo et al., 2018; Ning et al., 2019).
The null model framework was calculated with the picante
and vegan packages in R software to estimate the relative
importance of five ecological processes (i.e., homogenizing
selection, variable selection, dispersal limitation, homogenizing
dispersal, and ecological drift) in bacterial community assembly
(Stegen et al., 2013).

3. Results

3.1. Physicochemical characteristics of
karst groundwater in southwest China

Most groundwater samples (85.0%) were weakly alkaline with
an average pH of 7.51 (6.31–11.35), which was mainly related
to chemical erosion of carbonate minerals and accumulation
of HCO−

3 in the study area (average 232.97 mg/L; Li et al.,
2018). According to the standard for Groundwater Quality of
China (GB/T 14848–2017), 78.1–100% of groundwater samples
were satisfied with a fairly good level (I, II, or III). NO−

3 -N,
NH+

4 -N, F−, and Mn could be identified as potential threats
to groundwater quality, with >10% of samples at the poor
level (IV or V; Figure 1B and Supplementary Table 1). High
concentrations of NO−

3 -N (average 13.2 mg/L) and NH+
4 -N

(average 0.45 mg/L) in karst groundwater were potentially

attributed to anthropogenic loadings considering the high
permeability of karst rocks (Opsahl et al., 2017) and extensive
agricultural fertilization in southwest China (Zhang, 2020).
Fe (0.13 mg/L), B (0.07 mg/L), and Mn (0.05 mg/L) were the
dominant trace metals in karst groundwater, which are closely
related to the regional geological environments (Peng et al.,
2022).

The concentration of total dissolved solids (TDS) ranged from
25 to∼1.792 mg/L with an average value of 361.79 mg/L, indicating
low salinity in karat groundwater. Ca2+ (45.99 mg/L), Na+ (26.93
mg/L), and Mg2+ (12.77 mg/L) were identified as major cations
while HCO−

3 (232.97mg/L) and SO2−
4 (97.31mg/L) were dominant

anions. Piper analysis further showed that the hydrochemical types
of the groundwater samples were assigned to Mg2+-Ca2+-HCO−

3

category, which suggested a remarkable leaching process in karst
regions (Supplementary Figure 1). Gibbs diagrams indicated that
the chemical evolution of most groundwater samples (93.5%) was
mainly controlled by rock weathering (Figure 1C), reflecting the
chronological impacts of soluble rocks on karst groundwater (Li
et al., 2018).

3.2. Diversity, structure, and potential
function of the bacterial community

After quality filtering and the removal of chimeric sequences,
high-throughput Illumina sequencing yielded a total of 24,321
OTUs from 64 karst groundwater samples in southwest China.
The rarefaction curves (Supplementary Figure 2) and high Good’s
coverage values (0.973 ± 0.002, Supplementary Table 2) of each
sample illustrated that the majority of bacterial taxa were
well-covered by the current sequencing depth. The bacterial
alpha diversity in karst groundwater, including Chao1, Shannon
diversity, and phylogenetic diversity (pd), exhibited a more
significant relationship with geographic factors (i.e., longitude,
latitude, and well depth) than with environmental variables
(Supplementary Figure 3).

Among the 67 identified phyla, Proteobacteria was the most
dominant phylum, accounting for 21.55% of the total OTUs and
63.5% of the total sequences, followed by Campylobacterota,
Bacteroidota, Actinobacteriota, Patescibacteria, Firmicutes,
and Desulfobacterota (Supplementary Figure 4). As the most
concerned superphylum in recent years (Herrmann et al.,
2019; Chaudhari et al., 2021; Ruiz-Gonzalez et al., 2022),
Patescibacteria had abundant phylotypes in karst groundwater
(18.7% of the total OTUs), second only to Proteobacteria.
The NMDS and ANOSIM analyses illustrated the significant
discrepancy in bacterial composition (Supplementary Figure 5A)
between phreatic and confined water, classified based on the
burial condition of the karst region. Community similarity
among samples in phreatic water was much higher than that
in confined water (Wilcoxon rank-sum test: p < 0.01). At the
genus level, Aquabacterium, Acidovorax, Cavicella, Simplicispira,
and Polaromonas all belonging to Proteobacteria, preferred the
phreatic water, whereas Acetobacterium (Firmicutes), Perlucidibaca
(Proteobacteria), and Desulfovibrio (Desulfobacterota) were
relatively abundant in confined water (Supplementary Figure 6).
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FIGURE 2

Bacterial functional profiles in karst groundwater. The bar chart on the right indicates the average number of reads assigned to each functional group

predicted by FAPROTAX. The heatmap on the left shows Spearman’s correlations between the abundances of functional groups and environmental

variables. The asterisks denoted the significance of statistical tests: ***p < 0.001, **0.001 < p < 0.01, and *0.01 < p < 0.05.

Moreover, CCA results suggested that longitude, well depth,
and some geochemical variables (e.g., K+, Mg2+, and HCO−

3 )
significantly impacted the spatial patterns of bacterial communities
in karst groundwater (Supplementary Figure 5B).

The results of potential function predicted by FAPROTAX
(Figure 2) showed that chemoheterotrophy, especially aerobic
chemoheterotrophy, was the most abundant functional group
even in such oligotrophic and anoxic subterranean environments,
negatively associated with well depth and HCO−

3 . The relatively
high abundance of potential functional groups associated with
animal parasites and human pathogens in karst groundwater
was strongly and positively correlated with the content of NO3-
N. In terms of the functional groups relevant to nitrogenous
compound cycles, nitrate reduction, nitrogen respiration, and
nitrate respiration were correlated with NO3-N, while nitrite
denitrification, nitrous oxide denitrification, and denitrification
were strongly associated with NH4-N.

3.3. Rare/abundant subcommunities and
their environmental responses

Only 151 OTUs (0.62% of total OTUs) were identified as
abundant taxa (AT), yet they accounted for 66.0% of the average
relative abundance. Conversely, rare taxa (RT) accounted for more
than 96.5% of the total OTUs with an average relative abundance of
merely 13.6% (Figure 3A). Proteobacteria was the most abundant
phylum in both abundant and rare subcommunities, though the
proportion richness and relative abundance of AT (73.9 and 66.2%
of the sequence and OTUs, separately) were much higher than
those of RT (29.0 and 20.0%, p < 0.05). Most members of
Campilobacterota were identified as AT (5.2%) rather than RT
(0.3%), while Patescibacteria and Chloroflexi flourishedmore in RT
(26.6%) than in AT (3.3%).

As shown in Figure 3B, the community similarity of AT was
significantly higher than that of total taxa (Wilcoxon rank-sum
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FIGURE 3

The compositional di�erentiation of rare and abundant subcommunities in karst groundwater. (A) Relative abundances of the major phyla in rare and

abundant subcommunities. Only the phyla with mean proportional richness or relative abundances of > 1% are shown. Bacterial compositional

di�erences. (B) The discrepancy in community similarity between total and abundant taxa in karst groundwater. (C) Geodetic distance–decay curves

of total and abundant communities based on Bray–Curtis similarities. The colored solid lines indicate the ordinary least squares linear regressions,

with the shaded areas representing 95% confidence intervals. Mantel Spearman’s r and p-values are stated. The asterisks denote the significance of

statistical tests: ***p < 0.001, **0.001 < p < 0.01, and *0.01 < p < 0.05.

test, p < 0.01) and RT (p < 0.001), suggesting that rare taxa were
the main driver of community differences in karst groundwater.
The rare subcommunity showed a significant distance-decay
relationship (DDR), in which community similarity decreased
with increasing geographic distance (Wu et al., 2019), while no
significant DDR was observed for the abundant subcommunity
(Figure 3C), indicating that AT was less constrained by geographic
distance in karst groundwater. The rare subcommunity exhibited
broader environmental threshold ranges in response to most
environmental variables than the abundant subcommunity, based
on the TITAN2 analysis (Figure 4A and Supplementary Figure 7).

Notably, the environmental threshold ranges of Na+ (Valuerare
= 4.47; Valueabundant = 1.0) and Cl− (Valuerare = 3.2;
Valueabundant =0.75) for the rare subcommunity were most
significantly higher than those of the abundant subcommunity,
whereas only those of SO2−

4 were higher for the abundant
subcommunity (Valuerare = 1.1; Valueabundant = 8.9). As
the results of VPA (Figure 4B), 3.5%, 1.8%, and 20.3% of
the variation of the abundant subcommunity were explained
by geographic distance, environmental variables, and their
interactions respectively, and the proportions of explaining were
much higher than that of the rare subcommunity (2.5, 1.0, and
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FIGURE 4

Environmental drivers of abundant and rare subcommunities in karst groundwater. (A) The environmental breadth of groundwater physicochemical

variables for abundant and rare subcommunities is estimated through threshold indicator taxon analyses (TITAN). The threshold value ranges were

standardized to non-dimensionalize selected physicochemical variables. (B) Variance partition analysis shows the relative contributions of

environmental (Env.) and geographic (Geo.) factors and their combined e�ect on community variations. (C) The response of the rare and abundant

subcommunities to environmental variables based on Mantel tests. The edge color indicates Mantel’s p-value, and the width of the edges indicates

Mantel’s r-value. Pearson’s correlation coe�cients between environmental variables are displayed with the color gradient. All the asterisks denote

the significance of statistical tests: ***p < 0.001, **0.001 < p < 0.01, and *0.01 < p < 0.05.

4.2%, respectively). Mantel and CCA results further confirmed that
the structures of rare subcommunity were significantly affected
by geographic factors (i.e., latitude and longitude) rather than
hydrochemical factors, while well depth, K+, HCO−

3 , NO3-N,
CODMn, and some metals (e.g., Mn and As) impacted the spatial
distribution of abundant subcommunity in karst groundwater
(Figure 4C and Supplementary Figure 8).

3.4. Co-occurrence network of bacterial
communities in karst groundwater

A bacterial co-occurrence network was constructed based on
Spearman’s correlations among total OTUs (|r| > 0.6 and FDR-
adjusted p < 0.01, Figure 5A) to reveal the ecological roles and
interrelationships of abundant and rare taxa in karst groundwater.

The network degree of the bacterial community was distributed
according to the power-law distribution pattern, which suggested
that the co-occurrence network was reliable, scale-free, and non-
random (Bergman and Siegal, 2003; Steele et al., 2011; Barberán
et al., 2012). Intermediate OTUs dominated bacterial co-occurrence
networks (44.9% of nodes) and connected more closely than

rare and abundant taxa (75.6% of edges). The inter-connections

between rare and abundant taxa only accounted for 5.1% of
total edges, suggesting poor rare-abundant interactions in karst
groundwater. AT exhibited stronger inter-connectivity than RT,
characterized by a higher average degree of betweenness and

clustering coefficient (Figure 5B), which indicated that AT might
share similar niches and play more important roles in maintaining

bacterial community stability in karst groundwater.
Based on the values of Zi and Pi, the network hub (Zi > 2.5

and Pi > 0.62), module hub (Zi > 2.5), and connector (Pi >
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FIGURE 5

Ecological roles of AT and RT in the bacterial co-occurrence network. (A) The bacterial co-occurrence network was constructed based on a strong

(Spearman’s r > 0.6) and significant (FDR-adjusted p < 0.05) correlation among total OTUs. (B) The node-level topological features of AT and RT

include degree, betweenness centrality, and closeness centrality. (C) Network roles of AT and RT based on the values of Zi and Pi. (D) The

composition of keystone species for AT and RT. The asterisks denote the significance of statistical tests: ***p < 0.001, **0.001 < p < 0.01, and
*0.01 < p < 0.05.

0.62) could be identified as the keystone taxa of the co-occurrence
network (Figure 5C and Supplementary Table 3). Of 15 module
hubs and 332 connectors, more RTs were identified as connectors,
while more module hubs were ATs than RTs. The keystone
taxa of AT were primarily composed of Proteobacteria (33),
Acidobacteriota (4), Patescibacteria (3), and Campilobacterota (3)
(Figure 5D), while those of RT mostly belonged to Proteobacteria
(82), Bacteroidota (19), Actinobacteriota (9), Desulfobacterota
(4), Firmicutes (3), Patescibacteria (3), and Bdellovibrionota (3).
Furthermore, we explored how environmental variables influence
community stability by unraveling the responses of module hubs to
environmental changes (Supplementary Figure 9). As a result, the
module hubs of AT exhibited similar responses to environmental
variation, which were strongly correlated with well depth, total

hardness, TDS, Na+, Ca2+, Cl−, and Fe, while module hubs
belonging to rare and intermediate taxa were little affected by

environmental factors.

3.5. Assembly processes of abundant and
rare subcommunities

To investigate the underlying mechanisms of coexistence and
spatial distribution of bacterial communities in karst groundwater,
we assessed the contributions of deterministic and stochastic
processes in the community assembly of abundant and rare taxa
by the ecological models (Figure 6). The neutral interpretation
of the bacterial community in karst groundwater (R2 = 0.424)
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FIGURE 6

Assembly processes of abundant and rare subcommunities. (A) The neutral interpretations of total, abundant, and rare subcommunities are based on

the neutral community model (NCM). R2 denotes the fitting goodness of the neutral model. Green circles indicate that OTUs occur more frequently

than predicted by the NCM, while red circles represent those that occur less frequently than predicted. The solid blue line shows the best-fitting

neutral models and the dashed lines depict the 95% confidence intervals for the models. (B) Mean values of normalized stochasticity ratios (NST) of

total, abundant, and rare subcommunities, with 0.5 taken as the boundary point between more deterministic (<0.5) and more stochastic (>0.5)

assemblies. (C) Null model analysis of deterministic and stochastic processes in the community assemblies of total, abundant, and rare

subcommunities. Deterministic processes include variable selection and homogeneous selection, while stochastic processes include dispersal

limitation, homogenizing dispersal, and drift.

was much lower than in other natural surface ecosystems (Burns
et al., 2016; Liu et al., 2018), which indicated that bacteria
in karst groundwater suffered a stronger dispersal limitation
than in surface ecosystems. The neutral interpretation (R2 =

0.514) of rare subcommunities was much higher than that of
abundant subcommunities. Based on NST, the total community,
especially the abundant subcommunity, was mainly governed by
deterministic processes (total: 0.254, abundance: 0.113), while the
rare subcommunity was more regulated by stochasticity (mean
NSTs = 0.689; Figure 5B). Furthermore, the null model analysis
suggested that deterministic processes (54.5%) prevailed primarily
in abundant subcommunity assemblies, while the majority of rare
taxa (81.9%) were controlled by stochastic processes (Figure 5C).
Particularly, dispersal limitation contributed a larger proportion
to the assembly of rare subcommunities (55.2%) compared with
abundant ones (26.8%), while homogeneous selection influenced
the abundant taxa (35.6%) more than the rare taxa (2.6%).
Homogenizing dispersal had less influence on both rare and
abundant taxa.

4. Discussion

4.1. Potential impacts of hydrogeological
properties and human activities on
bacterial structure

Revealing the distribution pattern, environmental drivers,
and assembly processes of bacterial communities is crucial
for understanding the ecological function and health of karst
groundwater (Gao et al., 2021; Tang et al., 2022). In this study,
we conducted a comprehensive investigation of the distribution
of groundwater bacterial communities based on 64 pristine
groundwater samples across southwest China, one of the largest
karst landforms in the world. The burial condition of groundwater
primarily determines the hydrological connectivity and chemical
characteristics of karst groundwater (Hill and Polyak, 2010;
Larned, 2012). We observed a significant discrepancy in bacterial
composition between phreatic and confined water, and the
community similarity in phreatic water was significantly higher
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than that in confined water (p < 0.01). Confined aquifers
are regarded as strictly anaerobic, oligotrophic, and isolated
environments, providing ideal targets for the study of microbial
evolution and environmental adaptation (Yan et al., 2021), while
phreatic aquifers are usually closer to the Earth’s surface, where
groundwater is directly recharged by rainfall or snowmelt (Oliver
et al., 2022). Thus, it was not surprising to observe the discrepancy
in microbial structures between the two groundwater types.
Meanwhile, the community similarity in phreatic water was
higher than that in confined water, which could be attributed to
the difference in hydrological connectivity between phreatic and
confined water. Generally, phreatic aquifers in the karst region
with characterized large voids, high flow velocities, and rapid
infiltrations tend to strengthen microbial dispersal, while confined
aquifers overlined by relatively impermeable rock or clay would
reduce hydraulic connection and limit microbial diffusion (Flynn
et al., 2012).

The specific hydraulic and hydrogeologic characteristics of
karst aquifers render them highly vulnerable to pollution from
human activities (Kacaroglu, 1999; Katsanou et al., 2013). Subject
to the impacts of increasing pressure from heavy subterranean
resource exploitation and anthropogenic contamination (Reberski
et al., 2022), the potential ecological consequences (e.g., biodiversity
loss) of karst aquifers have received extensive attention (Tang et al.,
2022). In this study, we found that the potential functional groups
associated with parasites and pathogens were much higher in karst
groundwater than in other groundwater habitats (Liu et al., 2022),
which were positively correlated with groundwater NO3-N content.
Given that nitrate in groundwater is a typical anthropogenic
pollutant and is widely used to indicate anthropogenic influences
(Liu et al., 2015b; Opsahl et al., 2017), the prevalence of potential
pathogen functional groups in karst groundwater could be closely
linked to the footprints of anthropogenic activities (Stokdyk et al.,
2020). Over the past decades, various antimicrobials, antibiotic-
resistance genes, hormones, and microbial pathogens have been
found widely distributed in groundwater (Manamsa et al., 2016)
and are highly relevant to livestock and clinical waste (Hubbard
et al., 2020). This study highlighted that bacteria would be a
potential indicator for human impact evaluation of groundwater
pathogen risk and drinking water safety. However, given the
limitations of the potential functions predicted by FAPROTAX,
the complementary confirmatory experiments combined with
metabolome or transcriptome analyses would be further used to
verify the feasibility of the bacterial indicator.

4.2. Ecological di�erentiation of rare and
abundant taxa in karst groundwater

The bacterial community of karst groundwater in southwest
China consists of a few abundant taxa and a high proportion of
rare taxa, which is consistent with the most natural ecosystems (He
et al., 2022; Zhao et al., 2022). As the most typical habitat generalist
(Tully et al., 2018), Proteobacteria was observed to be the most
abundant phylum in karst groundwater, with a higher proportion of
abundant rather than rare subcommunities. These abundant taxa in
karst groundwater may share some phenotypic traits or life history

strategies to adapt to harsh subterranean habitats. For example, the
genus Pseudomonas with the highest relative abundance (12.0%)
in karst groundwater has been reported to have low nutritional
requirements and can use various refractory organics (Vasquez-
Ponce et al., 2018). On the contrary, the rare subcommunity
harbored much higher phenotypic diversity and abundance of
Patescibacteria and Chloroflexi than the abundant subcommunity.
The newly defined superphylum Patescibacteria was prevalent in
varying aquifer environments (Herrmann et al., 2019; Chaudhari
et al., 2021; Ruiz-Gonzalez et al., 2022). In the absence of numerous
biosynthetic capacities and stress response systems, it is confirmed
that most Patescibacteria cannot live alone but be mutualists with
other microbes, limiting their relative abundance in groundwater
(Nelson and Stegen, 2015; Lemos et al., 2019). The majority
of Chloroflexi members were classically phototrophic and were
found to be abundant in surface water (Burganskaya et al., 2018;
Gaisin et al., 2019). Although most Chloroflexi were rare taxa in
groundwater, intensive study of these Chloroflexi members may
provide a novel phototrophic mechanism in the deep biosphere
(Zheng et al., 2022).

Revealing the underlying mechanisms of species coexistence
within a specific ecological niche is of great importance for
ecosystem restoration and environmental management (Yang
Y. et al., 2022; Yang Z. et al., 2022). Based on bacterial co-
occurrence networks in karst groundwater (Figure 6C), the positive
correlations of mutualism, parasitism, or commensalism were
prevalent among groundwater bacteria, whereas the negative
correlations of competition for space and resources less occurred,
indicating that bacterial co-occurrence based on cooperative
interrelation was vital to community stability even in oligotrophic
environments (Herren and McMahon, 2017). The node-level
topological features of AT were significantly higher than those of
RT, indicating that AT was more frequently central in the network.
The key taxa of the abundant subcommunity mainly were module
hubs, which were regarded as integral elements within distinct
modules and may mediate important functions (Shi et al., 2020).
The keystone species of RT were mainly identified as connectors,
which contribute to community recovery under disturbance and
might provide a buffer against environmental fluctuations (Yang
Y. et al., 2022; Yang Z. et al., 2022). Previous studies found
that rare taxa representing a substantial amount of ecological
potential might achieve “rare-to-prevalent” dynamics over time as
a response to disturbance events to maintain community stability
and ecological function (Lynch and Neufeld, 2015; Nyirabuhoro
et al., 2020). Generally, connectors are more conserved than
module hubs (Guimera and Amaral, 2005). The keystone species
of AT were more sensitive to various environments than those of
the rare subcommunity, which supported the view that RT has a
disproportionately large effect on ecological stability relative to its
abundance (Shade et al., 2014; Jiao and Lu, 2020).

4.3. Higher environmental adaptation and
stochasticity of rare than abundant taxa

Our results revealed that RT in karst groundwater was
environmentally less constrained and showed wider environmental
thresholds in response to most hydrochemical factors compared
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with AT. The results were consistent with those studies carried
out in regions that suffered strong changes (He et al., 2022), but
in contrast to most studies on surface soil, which tends to be
rich in nutrients (Jiao and Lu, 2020). He et al. found that the
stronger environmental adaptability of RT than AT during the
reforestation ecological succession process was mainly associated
with soil electrical conductivity (He et al., 2022). In general, rare
taxa are regarded as a vital repository of specialists, while abundant
taxa mainly comprise generalists (Xu et al., 2021). Specialists could
be more competitive within a narrow niche breadth (Friedman
et al., 2017), while generalists are more adaptable to habitat
variations (Wang S. et al., 2019;Wang Y. et al., 2019). Karst aquifers
in southeast China with anisotropic hydraulic connections would
provide enoughwide niche breadth for various specialists to survive
(Opsahl et al., 2017), which increased the diversity of the rare
subcommunity andmay further enhance the important roles of rare
taxa against environmental fluctuations (Yang Y. et al., 2022; Yang
Z. et al., 2022). Therefore, the higher proportion of RT (specialists)
would provide an important adaptability strategy for the bacterial
community in extreme environments (e.g., karst groundwater),
which is of great significance to broadening environmental
threshold ranges and maintaining community stability.

Nowadays, there is still an ongoing debate about the relative
contributions of deterministic and stochastic processes in the
community assembly of rare and abundant taxa (Li et al., 2021;
Yang Y. et al., 2022; Yang Z. et al., 2022). In this study, bacterial
community assembly in karst groundwater was dominated
by deterministic processes. More specifically, community
assembly is mainly governed by variable selection (33.7%)
rather than homogeneous selection (19.0%). Previous studies
have demonstrated that variable selection (i.e., heterogeneous
selection) caused by environmental heterogeneity would result in
community divergence across localities and has been regarded as
the most important ecological process of community assembly
in natural habitats, especially in extreme environments (Wang
et al., 2013; Evans et al., 2017). Meanwhile, we found that neutral
processes had a significant impact on shaping the RT compared
with the AT. Deterministic processes, especially homogeneous
selection (35.6%), tended to be more important in shaping
the subcommunity assembly of AT, while stochastic processes
dominated by dispersal limitation (55.2%) and drift (20.3%)
were the main assembly processes of rare subcommunities.
Homogeneous selection could result in low compositional
turnover (Zhou et al., 2013; Wang et al., 2020), which supported
the result of much higher community similarity among abundant
than rare subcommunities, whereas stochastic processes, such as
ecological drift driven by stochastic demographic events, could
result in dissimilar communities among localities even though
sharing similar environmental conditions; thus, RT exhibited more
randomness in phylogenetic clustering (Zhou et al., 2013; Stegen
et al., 2015). Furthermore, higher dispersal limitations of RT could
enhance the distance–decay relationship and result in high spatial
species turnover (Zhou and Ning, 2017; Wang et al., 2020).

5. Conclusion

Our study provided a comprehensive investigation of the
bacterial communities in karst groundwater in southwest China.

Proteobacteria was the most abundant phylum in both AT and
RT, while Patescibacteria and Chloroflexi flourished more in
RT than AT. AT was more frequently central in the network
and played important roles in maintaining bacterial community
stability. Compared with AT, RT in karst groundwater exhibited
stronger environmental adaptability and might contribute to
community recovery under disturbance and provide a buffer
against environmental fluctuations. Homogeneous selection
belonging to deterministic processes dominated the abundant
bacterial assembly, whereas dispersal limitation and drift belonging
to stochastic processes governed the rare taxa. Meanwhile,
we linked the high abundance of potential functional groups
associated with parasites and pathogens in karst groundwater to
frequent regional anthropogenic activities. This study significantly
advances the knowledge of ecological differentiation and assembly
processes of rare and abundant bacteria in typical karst aquifers
and contributes to the microbial ecological prediction of ecosystem
health and drinking water safety in karst regions.

Data availability statement

The datasets presented in this study can be found in
online repositories. The names of the repository/repositories and
accession number(s) can be found below: NCBI - PRJNA692269.

Author contributions

SZ and BL designed the research and wrote the manuscript.
SZ performed the research with the help of BH, JZ, YW, XX,
and JN. All authors contributed new ideas and participated in the
interpretation of the findings. All authors contributed to the article
and approved the submitted version.

Funding

Financial support was from the National Natural
Science Foundation of China under Grant Nos. 51721006
and 91647211.

Acknowledgments

The authors are grateful for support from Majorbio Company
(Shanghai, China) and the Geo-Cloud Database of the China
Geological Survey.

Conflict of interest

The authors declare that the research was conducted in the
absence of any commercial or financial relationships that could be
construed as a potential conflict of interest.

Publisher’s note

All claims expressed in this article are solely those
of the authors and do not necessarily represent those of

Frontiers inMicrobiology 11 frontiersin.org

https://doi.org/10.3389/fmicb.2023.1111383
https://www.frontiersin.org/journals/microbiology
https://www.frontiersin.org


Zhong et al. 10.3389/fmicb.2023.1111383

their affiliated organizations, or those of the publisher,
the editors and the reviewers. Any product that may be
evaluated in this article, or claim that may be made by
its manufacturer, is not guaranteed or endorsed by the
publisher.

Supplementary material

The Supplementary Material for this article can be found
online at: https://www.frontiersin.org/articles/10.3389/fmicb.2023.
1111383/full#supplementary-material

References

Archer, S. D. J., Lee, K. C., Caruso, T., Maki, T., Lee, C. K., Carys, S. C., et al.
(2019). Airborne microbial transport limitation to isolated Antarctic soil habitats. Nat.
Microbiol. 4, 925–932. doi: 10.1038/s41564-019-0370-4

Bahram, M., Kohout, P., Anslan, S., Harend, H., Abarenkov, K., and Tedersoo, L.
(2016). Stochastic distribution of small soil eukaryotes resulting from high dispersal
and drift in a local environment. ISME J. 10, 885–896. doi: 10.1038/ismej.2015.164

Barberán, A., Bates, S. T., Casamayor, E. O., and Fierer, N. (2012). Using network
analysis to explore co-occurrence patterns in soil microbial communities. ISME J. 6,
343–351. doi: 10.1038/ismej.2011.119

Bergman, A., and Siegal, M. L. (2003). Evolutionary capacitance as a general feature
of complex gene networks. Nature 424, 549–552. doi: 10.1038/nature01765

Burganskaya, E. I., Bryantseva, I. A., Gaisin, V. A., Grouzdev, D. S., Rysina,
M. S., Barkhutova, D. D., et al. (2018). Benthic phototrophic community
from Kiran soda lake, south-eastern Siberia. Extremophiles 22, 211–220.
doi: 10.1007/s00792-017-0989-0

Burns, A. R., Stephens, W. Z., Stagaman, K., Wong, S., Rawls, J. F., Guillemin,
K., et al. (2016). Contribution of neutral processes to the assembly of gut
microbial communities in the zebrafish over host development. ISME J. 10, 655–664.
doi: 10.1038/ismej.2015.142

Caporaso, J. G., Lauber, C. L., Walters, W. A., Berg-Lyons, D., Lozupone, C. A.,
Turnbaugh, P. J., et al. (2011). Global patterns of 16S rRNA diversity at a depth of
millions of sequences per sample. Proc. Natl. Acad. Sci. U. S. A. 108, 4516–4522.
doi: 10.1073/pnas.1000080107

Carlson, H. K., Price, M. N., Callaghan, M., Aaring, A., Chakraborty, R., Liu,
H., et al. (2019). The selective pressures on the microbial community in a metal-
contaminated aquifer. ISME J. 13, 937–949. doi: 10.1038/s41396-018-0328-1

Chaudhari, N. M., Overholt, W. A., Figueroa-Gonzalez, P. A., Taubert, M.,
Bornemann, T. L. V., Probst, A. J., et al. (2021). The economical lifestyle of CPR bacteria
in groundwater allows little preference for environmental drivers. Environ. Microbiol.
16, 395. doi: 10.1186/s40793-021-00395-w

Edgar, R. C. (2013). UPARSE: highly accurate OTU sequences from microbial
amplicon reads. Nat. Methods 10, 996–998. doi: 10.1038/nmeth.2604

Evans, S., Martiny, J. B. H., and Allison, S. D. (2017). Effects of dispersal and
selection on stochastic assembly in microbial communities. ISME J. 11, 176–185.
doi: 10.1038/ismej.2016.96

Flynn, T. M., Sanford, R. A., Santo Domingo, J. W., Ashbolt, N. J., Levine, A. D., and
Bethke, C. M. (2012). The active bacterial community in a pristine confined aquifer.
Water Resour. Res. 48, 11568. doi: 10.1029/2011WR011568

Fodelianakis, S., Moustakas, A., Papageorgiou, N., Manoli, O., Tsikopoulou, I.,
Michoud, G., et al. (2017). Modified niche optima and breadths explain the historical
contingency of bacterial community responses to eutrophication in coastal sediments.
Mol. Ecol. 26, 2006–2018. doi: 10.1111/mec.13842

Friedman, J., Higgins, L. M., and Gore, J. (2017). Community structure
follows simple assembly rules in microbial microcosms. Nat. Ecol. Evol. 1, 109.
doi: 10.1038/s41559-017-0109

Gaisin, V. A., Burganskaya, E. I., Grouzdev, D. S., Ashikhmin, A. A., Kostrikinal,
N. A., Bryantseva, I. A., et al. (2019). “Candidatus Viridilinea mediisalina”, a novel
phototrophic Chloroflexi bacterium from a Siberian soda lake. FEMS Microbiol. Lett.
366, fnz043. doi: 10.1093/femsle/fnz043

Gao, J., Zuo, L., and Liu, W. (2021). Environmental determinants impacting the
spatial heterogeneity of karst ecosystem services in Southwest China. Land Degrad.
Dev. 32, 1718–1731. doi: 10.1002/ldr.3815

Guimera, R., and Amaral, L. A. N. (2005). Functional cartography of complex
metabolic networks. Nature 433, 895–900. doi: 10.1038/nature03288

Guo, X., Feng, J., Shi, Z., Zhou, X., Yuan, M., Tao, X., et al. (2018). Climate warming
leads to divergent succession of grassland microbial communities. Nat. Clim. Change
8, 813–818. doi: 10.1038/s41558-018-0254-2

Hartmann, A., Goldscheider, N.,Wagener, T., Lange, J., andWeiler, M. (2014). Karst
water resources in a changing world: review of hydrological modeling approaches. Rev.
Geophys. 52, 218–242. doi: 10.1002/2013RG000443

He, Z., Liu, D., Shi, Y., Wu, X., Dai, Y., Shang, Y., et al. (2022). Broader
environmental adaptation of rare rather than abundant bacteria in reforestation
succession soil. Sci. Total Environ. 828, 154364. doi: 10.1016/j.scitotenv.2022.154364

Herren, C. M., and McMahon, K. D. (2017). Cohesion: a method for
quantifying the connectivity of microbial communities. ISME J. 11, 2426–2438.
doi: 10.1038/ismej.2017.91

Herrmann, M., Wegner, C. E., Taubert, M., Geesink, P., Lehmann, K., Yan, L.,
et al. (2019). Predominance of Cand. Patescibacteria in groundwater is caused by their
preferential mobilization from soils and flourishing under oligotrophic conditions.
Front. Microbiol. 10, 1407. doi: 10.3389/fmicb.2019.01407

Hill, C. A., and Polyak, V. J. (2010). Karst hydrology of Grand Canyon, Arizona,
USA. J. Hydrol. 390, 169–181. doi: 10.1016/j.jhydrol.2010.06.040

Hubbard, L. E., Givens, C. E., Griffin, D. W., Iwanowicz, L. R., Meyer, M.
T., and Kolpin, D. W. (2020). Poultry litter as potential source of pathogens
and other contaminants in groundwater and surface water proximal to large-
scale confined poultry feeding operations. Sci. Total Environ. 735, 139459.
doi: 10.1016/j.scitotenv.2020.139459

Jiao, S., and Lu, Y. (2020). Abundant fungi adapt to broader environmental
gradients than rare fungi in agricultural fields. Glob. Chang. Biol. 26, 4506–4520.
doi: 10.1111/gcb.15130

Kacaroglu, F. (1999). Review of groundwater pollution and protection in karst areas.
Water Air Soil Pollut. 113, 337–356. doi: 10.1023/A:1005014532330

Katsanou, K., Siavalas, G., and Lambrakis, N. (2013). Geochemical
controls on fluoriferous groundwaters of the Pliocene and the more recent
aquifers: the case of Aigion region, Greece. J. Contam. Hydrol. 155, 55–68.
doi: 10.1016/j.jconhyd.2013.08.009

Kurm, V., Geisen, S., and Hol, W. H. G. (2019). A low proportion of rare bacterial
taxa responds to abiotic changes compared with dominant taxa. Environ. Microb. 21,
750–758. doi: 10.1111/1462-2920.14492

Larned, S. T. (2012). Phreatic groundwater ecosystems: research frontiers for
freshwater ecology. Freshw. Biol. 57, 885–906. doi: 10.1111/j.1365-2427.2012.02769.x

Lee, S. H., Kim, T. S., and Park, H. D. (2021). Transient-rare bacterial taxa
are assembled neutrally across temporal scales. Microbes Environ. 36, 20110.
doi: 10.1264/jsme2.ME20110

Lemos, L. N., Medeiros, J. D., Dini-Andreote, F., Fernandes, G. R., Varani, A. M.,
Oliveira, G., et al. (2019). Genomic signatures and co-occurrence patterns of the ultra-
small Saccharimonadia (phylum CPR/Patescibacteria) suggest a symbiotic lifestyle.
Mol. Ecol. 28, 4259–4271. doi: 10.1111/mec.15208

Li, H., Wang, S., Bai, X., Luo, W., Tang, H., Cao, Y., et al. (2018). Spatiotemporal
distribution and national measurement of the global carbonate carbon sink. Sci. Total
Environ. 643, 157–170. doi: 10.1016/j.scitotenv.2018.06.196

Li, L., Pujari, L., Wu, C., Huang, D., Wei, Y., Guo, C., et al. (2021). Assembly
processes and co-occurrence patterns of abundant and rare bacterial community in the
Eastern Indian Ocean. Front. Microbiol. 12, 616956. doi: 10.3389/fmicb.2021.616956

Li, Y., Song, T., Lai, Y., Huang, Y., Fang, L., and Chang, J. (2022). Status,
mechanism, suitable distribution areas and protection countermeasure of invasive
species in the karst areas of Southwest China. Front. Environ. Sci. 10, 957216.
doi: 10.3389/fenvs.2022.957216

Liu, L., Luo, D. L., Wang, L., Huang, Y. D., and Chen, F. F. (2021). Dynamics
of freezing/thawing indices and frozen ground from 1900 to 2017 in the upper
Brahmaputra River Basin, Tibetan Plateau. Adv. Clim. Chang. Res. 12, 6–17.
doi: 10.1016/j.accre.2020.10.003

Liu, L., Yang, J., Yu, Z., and Wilkinson, D. M. (2015a). The biogeography of
abundant and rare bacterioplankton in the lakes and reservoirs of China. ISME J. 9,
2068–2077. doi: 10.1038/ismej.2015.29

Liu, M., Xu, X., and Sun, A. (2015b). Decreasing spatial variability in precipitation
extremes in southwestern China and the local/large-scale influencing factors. J.
Geophys. Res. 120, 6480–6488. doi: 10.1002/2014JD022886

Liu, S., Chen, Q., Li, J., Li, Y., Zhong, S., Hu, J., et al. (2022). Different spatiotemporal
dynamics, ecological drivers and assembly processes of bacterial, archaeal and

Frontiers inMicrobiology 12 frontiersin.org

https://doi.org/10.3389/fmicb.2023.1111383
https://www.frontiersin.org/articles/10.3389/fmicb.2023.1111383/full#supplementary-material
https://doi.org/10.1038/s41564-019-0370-4
https://doi.org/10.1038/ismej.2015.164
https://doi.org/10.1038/ismej.2011.119
https://doi.org/10.1038/nature01765
https://doi.org/10.1007/s00792-017-0989-0
https://doi.org/10.1038/ismej.2015.142
https://doi.org/10.1073/pnas.1000080107
https://doi.org/10.1038/s41396-018-0328-1
https://doi.org/10.1186/s40793-021-00395-w
https://doi.org/10.1038/nmeth.2604
https://doi.org/10.1038/ismej.2016.96
https://doi.org/10.1029/2011WR011568
https://doi.org/10.1111/mec.13842
https://doi.org/10.1038/s41559-017-0109
https://doi.org/10.1093/femsle/fnz043
https://doi.org/10.1002/ldr.3815
https://doi.org/10.1038/nature03288
https://doi.org/10.1038/s41558-018-0254-2
https://doi.org/10.1002/2013RG000443
https://doi.org/10.1016/j.scitotenv.2022.154364
https://doi.org/10.1038/ismej.2017.91
https://doi.org/10.3389/fmicb.2019.01407
https://doi.org/10.1016/j.jhydrol.2010.06.040
https://doi.org/10.1016/j.scitotenv.2020.139459
https://doi.org/10.1111/gcb.15130
https://doi.org/10.1023/A:1005014532330
https://doi.org/10.1016/j.jconhyd.2013.08.009
https://doi.org/10.1111/1462-2920.14492
https://doi.org/10.1111/j.1365-2427.2012.02769.x
https://doi.org/10.1264/jsme2.ME20110
https://doi.org/10.1111/mec.15208
https://doi.org/10.1016/j.scitotenv.2018.06.196
https://doi.org/10.3389/fmicb.2021.616956
https://doi.org/10.3389/fenvs.2022.957216
https://doi.org/10.1016/j.accre.2020.10.003
https://doi.org/10.1038/ismej.2015.29
https://doi.org/10.1002/2014JD022886
https://www.frontiersin.org/journals/microbiology
https://www.frontiersin.org


Zhong et al. 10.3389/fmicb.2023.1111383

fungal communities in brackish-saline groundwater. Water Res. 214, 118193–118193.
doi: 10.1016/j.watres.2022.118193

Liu, S., Wang, H., Chen, L., Wang, J., Zheng, M., Liu, S., et al.
(2020). ComammoxNitrospirawithin the Yangtze River continuum:
community, biogeography, and ecological drivers. ISME J. 14, 2488–2504.
doi: 10.1038/s41396-020-0701-8

Liu, T., Zhang, A. N., Wang, J., Liu, S., Jiang, X., Dang, C., et al. (2018). Integrated
biogeography of planktonic and sedimentary bacterial communities in the Yangtze
River.Microbiome 6, 388. doi: 10.1186/s40168-017-0388-x

Louca, S., Parfrey, L. W., and Doebeli, M. (2016). Decoupling function
and taxonomy in the global ocean microbiome. Science 353, 1272–1277.
doi: 10.1126/science.aaf4507

Lynch, M. D. J., and Neufeld, J. D. (2015). Ecology and exploration of the rare
biosphere. Nat. Rev. Microbiol. 13, 217–229. doi: 10.1038/nrmicro3400

Magnabosco, C., Lin, L. H., Dong, H., Bomberg, M., Ghiorse, W., Stan-Lotter, H.,
et al. (2018). The biomass and biodiversity of the continental subsurface. Nat. Geosci.
11, 707–717. doi: 10.1038/s41561-018-0221-6

Manamsa, K., Lapworth, D. J., and Stuart, M. E. (2016). Temporal variability
of micro-organic contaminants in lowland chalk catchments: new insights into
contaminant sources and hydrological processes. Sci. Total Environ. 568, 566–577.
doi: 10.1016/j.scitotenv.2016.01.146

Nelson, W. C., and Stegen, J. C. (2015). The reduced genomes of Parcubacteria
(OD1) contain signatures of a symbiotic lifestyle. Front. Microb. 6, 713.
doi: 10.3389/fmicb.2015.00713

Ning, D., Deng, Y., Tiedje, J. M., and Zhou, J. (2019). A general framework for
quantitatively assessing ecological stochasticity. Proc. Natl. Acad. Sci. U. S. A. 116,
16892–16898. doi: 10.1073/pnas.1904623116

Nyirabuhoro, P., Liu, M., Xiao, P., Liu, L., Yu, Z., Wang, L., et al.
(2020). Seasonal variability of conditionally rare taxa in the water column
bacterioplankton community of subtropical reservoirs in China. Microb. Ecol. 80,
14–26. doi: 10.1007/s00248-019-01458-9

Olarinoye, T., Gleeson, T., Marx, V., Seeger, S., Adinehvand, R., Allocca, V., et al.
(2020). Global karst springs hydrograph dataset for research and management of the
world’s fastest-flowing groundwater. Sci. Data 7, 5. doi: 10.1038/s41597-019-0346-5

Oliver, K., Cyril, M., Bla,Ž, K., Marko, V., Jaanus, T., and Andres, M. (2022). Surface
water and groundwater hydraulics of lowland karst aquifers of Estonia. J. Hydrol. 610,
127908. doi: 10.1016/j.jhydrol.2022.127908

Ollivier, C., Lecomte, Y., Chalikakis, K., Mazzilli, N., Danquigny, C., and Emblanch,
C. (2019). A QGIS plugin based on the PaPRIKa method for Karst aquifer vulnerability
mapping. Groundwater 57, 201–204. doi: 10.1111/gwat.12855

Opsahl, S. P., Musgrove, M., and Slattery, R. N. (2017). New insights into nitrate
dynamics in a karst groundwater system gained from in situ high-frequency optical
sensor measurements. J. Hydrol. 546, 179–188. doi: 10.1016/j.jhydrol.2016.12.038

Pedros-Alio, C. (2012). The rare bacterial biosphere. Ann. Rev. Mar. Sci. 4. 449–466.
doi: 10.1146/annurev-marine-120710-100948

Peng, H., Yang, W., Xiong, S., Li, X., Niu, G., Lu, T., et al. (2022). Hydrochemical
characteristics and health risk assessment of groundwater in karst areas of
southwest China: a case study of Bama, Guangxi. J. Clean. Prod. 341, 130872.
doi: 10.1016/j.jclepro.2022.130872

Power, J. F., Carere, C. R., Lee, C. K., Wakerley, G. L. J., Evans, D. W., Button, M.,
et al. (2018). Microbial biogeography of 925 geothermal springs in New Zealand. Nat.
Commun. 9, 5020. doi: 10.1038/s41467-018-05020-y

Probst, A. J., Ladd, B., Jarett, J. K., Geller-McGrath, D. E., Sieber, C. M. K., Emerson,
J. B., et al. (2018). Differential depth distribution of microbial function and putative
symbionts through sediment- hosted aquifers in the deep terrestrial subsurface. Nat.
Microb. 3, 328–336. doi: 10.1038/s41564-017-0098-y

Reberski, J. L., Terzic, J., Maurice, L. D., and Lapworth, D. J. (2022). Emerging
organic contaminants in karst groundwater: a global level assessment. J. Hydrol. 604.
doi: 10.1016/j.jhydrol.2021.127242

Reddin, C. J., Bothwell, J. H., and Lennon, J. J. (2015). Between-taxon matching
of common and rare species richness patterns. Glob. Ecol. Biogeogr. 24, 1476–1486.
doi: 10.1111/geb.12372

Ruiz-Gonzalez, C., Rodriguez-Pie, L., Maister, O., Rodellas, V., Alorda-Keinglass,
A., Diego-Feliu, M., et al. (2022). High spatial heterogeneity and low connectivity
of bacterial communities along a Mediterranean subterranean estuary. Mol. Ecol. 31,
5745–5764. doi: 10.1111/mec.16695

Sansupa, C., Wahdan, S. F. M., Hossen, S., Disayathanoowat, T., Wubet, T.,
and Purahong, W. (2021). Can we use functional annotation of prokaryotic taxa
(FAPROTAX) to assign the ecological functions of soil bacteria? Appl. Sci. 11, 688.
doi: 10.3390/app11020688

Shade, A., Jones, S. E., Caporaso, J. G., Handelsman, J., Knight, R., Fierer, N., et al.
(2014). Conditionally rare taxa disproportionately contribute to temporal changes in
microbial diversity.Mbio 5, 14. doi: 10.1128/mBio.01371-14

Shi, Y., Delgado-Baquerizo, M., Li, Y., Yang, Y., Zhu, Y.-G., Penuelas, J., et al.
(2020). Abundance of kinless hubs within soil microbial networks are associated

with high functional potential in agricultural ecosystems. Environ. Int. 142, 105869.
doi: 10.1016/j.envint.2020.105869

Shi, Y., Li, Y., Xiang, X., Sun, R., Yang, T., He, D., et al. (2018). Spatial scale affects the
relative role of stochasticity versus determinism in soil bacterial communities in wheat
fields across the North China Plain.Microbiome 6, 4. doi: 10.1186/s40168-018-0409-4

Sloan, W. T., Woodcock, S., Lunn, M., Head, I. M., and Curtis,
T. P. (2007). Modeling taxa-abundance distributions in microbial
communities using environmental sequence data. Microb. Ecol. 53, 443–455.
doi: 10.1007/s00248-006-9141-x

Steele, J. A., Countway, P. D., Xia, L., Vigil, P. D., Beman, J. M., Kim, D. Y., et al.
(2011). Marine bacterial, archaeal and protistan association networks reveal ecological
linkages. ISME J. 5, 1414–1425. doi: 10.1038/ismej.2011.24

Stegen, J. C., Lin, X., Fredrickson, J. K., Chen, X., Kennedy, D. W., Murray, C. J.,
et al. (2013). Quantifying community assembly processes and identifying features that
impose them. ISME J. 7, 2069–2079. doi: 10.1038/ismej.2013.93

Stegen, J. C., Lin, X., Fredrickson, J. K., and Konopka, A. E. (2015). Estimating
and mapping ecological processes influencing microbial community assembly. Front.
Microbiol. 6, 370. doi: 10.3389/fmicb.2015.00370

Stokdyk, J. P., Firnstahl, A. D., Walsh, J. F., Spencer, S. K., de Lambert, J. R.,
Anderson, A. C., et al. (2020). Viral, bacterial, and protozoan pathogens and fecal
markers in wells supplying groundwater to public water systems in Minnesota, USA.
Water Res. 178, 115814. doi: 10.1016/j.watres.2020.115814

Tang, X., Xiao, J., Ma,M., Yang, H., Li, X., Ding, Z., et al. (2022). Satellite evidence for
China’s leading role in restoring vegetation productivity over global karst ecosystems.
For. Ecol. Manag. 507, 12. doi: 10.1016/j.foreco.2021.120000

Tully, B. J., Wheat, C. G., Glazer, B. T., and Huber, J. A. (2018). A dynamicmicrobial
community with high functional redundancy inhabits the cold, oxic subseafloor
aquifer. ISME J. 12, 1–16. doi: 10.1038/ismej.2017.187

Vasquez-Ponce, F., Higuera-Llanten, S., Pavlov, M. S., Marshall, S. H., and Olivares-
Pacheco, J. (2018). Phylogenetic MLSA and phenotypic analysis identification of three
probable novel Pseudomonas species isolated on King George Island, South Shetland,
Antarctica. Braz. J. Microbiol. 49, 695–702. doi: 10.1016/j.bjm.2018.02.005

Wang, J., Shen, J., Wu, Y., Tu, C., Soininen, J., Stegen, J. C., et al. (2013).
Phylogenetic beta diversity in bacterial assemblages across ecosystems: deterministic
versus stochastic processes. ISME J. 7, 1310–1321. doi: 10.1038/ismej.2013.30

Wang, P., Li, S.-P., Yang, X., Zhou, J., Shu, W., and Jiang, L. (2020). Mechanisms
of soil bacterial and fungal community assembly differ among and within islands.
Environ. Microbiol. 22, 1559–1571. doi: 10.1111/1462-2920.14864

Wang, Q., Garrity, G. M., Tiedje, J. M., and Cole, J. R. (2007). Naive Bayesian
classifier for rapid assignment of rRNA sequences into the new bacterial taxonomy.
Appl. Microbiol. Biotechnol. 73, 5261–5267. doi: 10.1128/AEM.00062-07

Wang, S., Zhu, G., Zhuang, L., Li, Y., Liu, L., Lavik, G., et al. (2019). Anaerobic
ammonium oxidation is a major N-sink in aquifer systems around the world. ISME J.
14, 151–163. doi: 10.1038/s41396-019-0513-x

Wang, Y., Kou, Y., Li, C., Tu, B., Wang, J., Yao, M., et al. (2019). Contrasting
responses of diazotrophic specialists, opportunists, and generalists to steppe types in
Inner Mongolia. Catena 182, 104168. doi: 10.1016/j.catena.2019.104168

White, W. B. (2002). Karst hydrology: recent developments and open questions.
Eng. Geol. 65, 85–105. doi: 10.1016/S0013-7952(01)00116-8

Whitman, W. B., Coleman, D. C., and Wiebe, W. J. (1998). Prokaryotes: the unseen
majority. Proc. Natl. Acad. Sci. U. S. A. 95, 6578–6583. doi: 10.1073/pnas.95.12.6578

Wu, L., Ning, D., Zhang, B., Li, Y., Zhang, P., Shan, X., et al. (2019). Global
diversity and biogeography of bacterial communities in wastewater treatment plants.
Nat. Microbiol. 4, 1183–1195. doi: 10.1038/s41564-019-0426-5

Xu, J., Gao,W., Zhao, B., Chen, M., Ma, L., Jia, Z., et al. (2021). Bacterial community
composition and assembly along a natural sodicity/salinity gradient in surface and
subsurface soils. Appl. Soil Ecol. 157, 103731. doi: 10.1016/j.apsoil.2020.103731

Yan, L., Hermans, S. M., Totsche, K. U., Lehmann, R., Herrmann, M., and Küsel, K.
(2021). Groundwater bacterial communities evolve over time in response to recharge.
Water Res. 201, 117290. doi: 10.1016/j.watres.2021.117290

Yang, Y., Cheng, K., Li, K., Jin, Y., and He, X. (2022). Deciphering the diversity
patterns and community assembly of rare and abundant bacterial communities in a
wetland system. Sci. Total Environ. 838, 156334. doi: 10.1016/j.scitotenv.2022.156334

Yang, Z., Peng, C., Cao, H., Song, J., Gong, B., Li, L., et al. (2022). Microbial
functional assemblages predicted by the FAPROTAX analysis are impacted by
physicochemical properties, but C, N and S cycling genes are not in mangrove
soil in the Beibu Gulf, China. Ecol. Indic. 139, 108887. doi: 10.1016/j.ecolind.2022.1
08887

Yi, M., Fang, Y., Hu, G., Liu, S., Ni, J., and Liu, T. (2022). Distinct community
assembly processes underlie significant spatiotemporal dynamics of abundant and
rare bacterioplankton in the Yangtze River. Front. Environ. Sci. Eng. 16, 4.
doi: 10.1007/s11783-021-1513-4

Zhang, C. (2020). Moisture sources for precipitation in Southwest China in summer
and the changes during the extreme droughts of 2006 and 2011. J. Hydrol. 591, 125333.
doi: 10.1016/j.jhydrol.2020.125333

Frontiers inMicrobiology 13 frontiersin.org

https://doi.org/10.3389/fmicb.2023.1111383
https://doi.org/10.1016/j.watres.2022.118193
https://doi.org/10.1038/s41396-020-0701-8
https://doi.org/10.1186/s40168-017-0388-x
https://doi.org/10.1126/science.aaf4507
https://doi.org/10.1038/nrmicro3400
https://doi.org/10.1038/s41561-018-0221-6
https://doi.org/10.1016/j.scitotenv.2016.01.146
https://doi.org/10.3389/fmicb.2015.00713
https://doi.org/10.1073/pnas.1904623116
https://doi.org/10.1007/s00248-019-01458-9
https://doi.org/10.1038/s41597-019-0346-5
https://doi.org/10.1016/j.jhydrol.2022.127908
https://doi.org/10.1111/gwat.12855
https://doi.org/10.1016/j.jhydrol.2016.12.038
https://doi.org/10.1146/annurev-marine-120710-100948
https://doi.org/10.1016/j.jclepro.2022.130872
https://doi.org/10.1038/s41467-018-05020-y
https://doi.org/10.1038/s41564-017-0098-y
https://doi.org/10.1016/j.jhydrol.2021.127242
https://doi.org/10.1111/geb.12372
https://doi.org/10.1111/mec.16695
https://doi.org/10.3390/app11020688
https://doi.org/10.1128/mBio.01371-14
https://doi.org/10.1016/j.envint.2020.105869
https://doi.org/10.1186/s40168-018-0409-4
https://doi.org/10.1007/s00248-006-9141-x
https://doi.org/10.1038/ismej.2011.24
https://doi.org/10.1038/ismej.2013.93
https://doi.org/10.3389/fmicb.2015.00370
https://doi.org/10.1016/j.watres.2020.115814
https://doi.org/10.1016/j.foreco.2021.120000
https://doi.org/10.1038/ismej.2017.187
https://doi.org/10.1016/j.bjm.2018.02.005
https://doi.org/10.1038/ismej.2013.30
https://doi.org/10.1111/1462-2920.14864
https://doi.org/10.1128/AEM.00062-07
https://doi.org/10.1038/s41396-019-0513-x
https://doi.org/10.1016/j.catena.2019.104168
https://doi.org/10.1016/S0013-7952(01)00116-8
https://doi.org/10.1073/pnas.95.12.6578
https://doi.org/10.1038/s41564-019-0426-5
https://doi.org/10.1016/j.apsoil.2020.103731
https://doi.org/10.1016/j.watres.2021.117290
https://doi.org/10.1016/j.scitotenv.2022.156334
https://doi.org/10.1016/j.ecolind.2022.108887
https://doi.org/10.1007/s11783-021-1513-4
https://doi.org/10.1016/j.jhydrol.2020.125333
https://www.frontiersin.org/journals/microbiology
https://www.frontiersin.org


Zhong et al. 10.3389/fmicb.2023.1111383

Zhang, R., Xu, X., Liu, M., Zhang, Y., Xu, C., Yi, R., et al. (2018).
Comparing evapotranspiration characteristics and environmental controls for three
agroforestry ecosystems in a subtropical humid karst area. J. Hydrol. 563, 1042–1050.
doi: 10.1016/j.jhydrol.2018.06.051

Zhang, W., Wan, W., Lin, H., Pan, X., Lin, L., and Yang, Y. (2022).
Nitrogen rather than phosphorus driving the biogeographic patterns of abundant
bacterial taxa in a eutrophic plateau lake. Sci. Total Environ. 806, 150947.
doi: 10.1016/j.scitotenv.2021.150947

Zhao, H., Brearley, F. Q., Huang, L., Tang, J., Xu, Q., Li, X., et al.
(2022). Abundant and rare taxa of planktonic fungal community exhibit distinct

assembly patterns along coastal eutrophication gradient. Microb. Ecol. 22, 1976.
doi: 10.1007/s00248-022-01976-z

Zheng, R., Cai, R., Wang, C., Liu, R., and Sun, C. (2022). Characterization of the first
cultured representative of “candidatus thermofonsia” clade 2 within chloroflexi reveals
its phototrophic lifestyle.Mbio 13, 22. doi: 10.1128/mbio.00657-22

Zhou, J., Liu, W., Deng, Y., Jiang, Y. H., Xue, K., He, Z., et al. (2013). Stochastic
assembly leads to alternative communities with distinct functions in a bioreactor
microbial community.Mbio 4, 12. doi: 10.1128/mBio.00584-12

Zhou, J., and Ning, D. (2017). Stochastic community assembly: does it matter in
microbial ecology?Microbiol. Molecul. Biol. R. 81, 17. doi: 10.1128/MMBR.00002-17

Frontiers inMicrobiology 14 frontiersin.org

https://doi.org/10.3389/fmicb.2023.1111383
https://doi.org/10.1016/j.jhydrol.2018.06.051
https://doi.org/10.1016/j.scitotenv.2021.150947
https://doi.org/10.1007/s00248-022-01976-z
https://doi.org/10.1128/mbio.00657-22
https://doi.org/10.1128/mBio.00584-12
https://doi.org/10.1128/MMBR.00002-17
https://www.frontiersin.org/journals/microbiology
https://www.frontiersin.org

	Ecological differentiation and assembly processes of abundant and rare bacterial subcommunities in karst groundwater
	1. Introduction
	2. Materials and methods
	2.1. Study area description and sampling
	2.2. Groundwater physicochemical analysis
	2.3. DNA extraction and sequencing
	2.4. Bioinformatics and statistical analyses

	3. Results
	3.1. Physicochemical characteristics of karst groundwater in southwest China
	3.2. Diversity, structure, and potential function of the bacterial community
	3.3. Rare/abundant subcommunities and their environmental responses
	3.4. Co-occurrence network of bacterial communities in karst groundwater
	3.5. Assembly processes of abundant and rare subcommunities

	4. Discussion
	4.1. Potential impacts of hydrogeological properties and human activities on bacterial structure
	4.2. Ecological differentiation of rare and abundant taxa in karst groundwater
	4.3. Higher environmental adaptation and stochasticity of rare than abundant taxa

	5. Conclusion
	Data availability statement
	Author contributions
	Funding
	Acknowledgments
	Conflict of interest
	Publisher's note
	Supplementary material
	References


